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Introduction

• Neural Network Pruning: 
Given a large trained neural 
network, how to reduce the size 
of the network without 
degrading its performance 
much? 

• Motivation: Currently the 
pre-trained networks (e.g. 
BERT) have billions of 
parameters. Pruning can help 
reducing the time complexity (of 
fine tuning) and space 
complexity. 

• Limitation: Lots of pruning 
methods available, but why do 
they work?  

• This Work: Takes a step 
towards explaining pruning 
performance.

Conclusion & 
Future Work

Simulations

• Compared different pruning 
methods in Teacher Student 
framework - first theoretical 
comparison. 
• DPP node pruning vs 

Random and Importance 
node pruning. 

• Random edge pruning vs 
DPP node pruning. 

• Extend for feed-forward 
networks with more than two 
layers and in other neural 
network architectures.

Reference: 1) Zelda Mariet and Suvrit Sra.  Diversity networks: Neural network compression using determinantal point process. 
2) ebastian Goldt, Madhu Advani, Andrew M Saxe, Florent Krzakala, and Lenka Zdeborov  Dynamics of stochastic gradient descent for two-layer neural networks in the teacher-student setup. 

Result
Comparison between DPP node pruning and Random node pruning: 
Theorem:  For  we have, 

 
and,  i.e., DPP node pruning outperforms random node 
pruning in the above setup. Here the expectation is taken over the the subsets of hidden 
nodes of size  chosen u.a.r 
Comparison between DPP node pruning and Random edge pruning: 

Theorem: Let  and  satisfy the equation below, and  and . Then 
 

i.e., Random edge pruning outperforms DPP node pruning in the above setup.
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B

One teacher node 
remain unexplained

All teacher nodes 
are partially 
explained

One representative 
for each teacher node 

remain

xt
<latexit sha1_base64="yJ/zkXyPULv2c7e6TxPPtPOYnCE=">AAAB9HicbVDLSsNAFL2pr1pfVZduBkvBVUlE0GXRjcsKthWaWCbTSTt08mDmplhCf8OVoCBu/RlX/o2TNgttPTBwOOde7pnjJ1JotO1vq7S2vrG5Vd6u7Ozu7R9UD486Ok4V420Wy1g9+FRzKSLeRoGSPySK09CXvOuPb3K/O+FKizi6x2nCvZAOIxEIRtFIrhtSHPlB9jR7xH61ZjfsOcgqcQpSgwKtfvXLHcQsDXmETFKte46doJdRhYJJPqvU3VTzhLIxHfKeoRENufayeegZqRtlQIJYmRchmauVXxsZDbWehr6ZzEPqZS8X//N6KQZXXiaiJEUescWhIJUEY5I3QAZCcYZyaghlSpiwhI2oogxNTxXTgrP851XSOW84dsO5u6g1r4s+ynACp3AGDlxCE26hBW1gkMAzvMKbNbFerHfrYzFasoqdY/gD6/MH+DSSLQ==</latexit><latexit sha1_base64="yJ/zkXyPULv2c7e6TxPPtPOYnCE=">AAAB9HicbVDLSsNAFL2pr1pfVZduBkvBVUlE0GXRjcsKthWaWCbTSTt08mDmplhCf8OVoCBu/RlX/o2TNgttPTBwOOde7pnjJ1JotO1vq7S2vrG5Vd6u7Ozu7R9UD486Ok4V420Wy1g9+FRzKSLeRoGSPySK09CXvOuPb3K/O+FKizi6x2nCvZAOIxEIRtFIrhtSHPlB9jR7xH61ZjfsOcgqcQpSgwKtfvXLHcQsDXmETFKte46doJdRhYJJPqvU3VTzhLIxHfKeoRENufayeegZqRtlQIJYmRchmauVXxsZDbWehr6ZzEPqZS8X//N6KQZXXiaiJEUescWhIJUEY5I3QAZCcYZyaghlSpiwhI2oogxNTxXTgrP851XSOW84dsO5u6g1r4s+ynACp3AGDlxCE26hBW1gkMAzvMKbNbFerHfrYzFasoqdY/gD6/MH+DSSLQ==</latexit><latexit sha1_base64="yJ/zkXyPULv2c7e6TxPPtPOYnCE=">AAAB9HicbVDLSsNAFL2pr1pfVZduBkvBVUlE0GXRjcsKthWaWCbTSTt08mDmplhCf8OVoCBu/RlX/o2TNgttPTBwOOde7pnjJ1JotO1vq7S2vrG5Vd6u7Ozu7R9UD486Ok4V420Wy1g9+FRzKSLeRoGSPySK09CXvOuPb3K/O+FKizi6x2nCvZAOIxEIRtFIrhtSHPlB9jR7xH61ZjfsOcgqcQpSgwKtfvXLHcQsDXmETFKte46doJdRhYJJPqvU3VTzhLIxHfKeoRENufayeegZqRtlQIJYmRchmauVXxsZDbWehr6ZzEPqZS8X//N6KQZXXiaiJEUescWhIJUEY5I3QAZCcYZyaghlSpiwhI2oogxNTxXTgrP851XSOW84dsO5u6g1r4s+ynACp3AGDlxCE26hBW1gkMAzvMKbNbFerHfrYzFasoqdY/gD6/MH+DSSLQ==</latexit><latexit sha1_base64="yJ/zkXyPULv2c7e6TxPPtPOYnCE=">AAAB9HicbVDLSsNAFL2pr1pfVZduBkvBVUlE0GXRjcsKthWaWCbTSTt08mDmplhCf8OVoCBu/RlX/o2TNgttPTBwOOde7pnjJ1JotO1vq7S2vrG5Vd6u7Ozu7R9UD486Ok4V420Wy1g9+FRzKSLeRoGSPySK09CXvOuPb3K/O+FKizi6x2nCvZAOIxEIRtFIrhtSHPlB9jR7xH61ZjfsOcgqcQpSgwKtfvXLHcQsDXmETFKte46doJdRhYJJPqvU3VTzhLIxHfKeoRENufayeegZqRtlQIJYmRchmauVXxsZDbWehr6ZzEPqZS8X//N6KQZXXiaiJEUescWhIJUEY5I3QAZCcYZyaghlSpiwhI2oogxNTxXTgrP851XSOW84dsO5u6g1r4s+ynACp3AGDlxCE26hBW1gkMAzvMKbNbFerHfrYzFasoqdY/gD6/MH+DSSLQ==</latexit>

Teacher Network

(xt, yt)
<latexit sha1_base64="TPb4BM4zY4Ud/nDzmcTIjxcF1Rs=">AAAB/HicbVDLSsNAFJ34rPEV69LNYClUkJKIoMuiG5cV7APatEymk3bo5MHMjTSE+imuBAVx64+48m+ctllo64GBwzn3cs8cLxZcgW1/G2vrG5tb24Udc3dv/+DQOio2VZRIyho0EpFse0QxwUPWAA6CtWPJSOAJ1vLGtzO/9cik4lH4AGnM3IAMQ+5zSkBLfatY6QYERp6fTaY9OE97cNa3SnbVngOvEicnJZSj3re+uoOIJgELgQqiVMexY3AzIoFTwaZmuZsoFhM6JkPW0TQkAVNuNg8/xWWtDLAfSf1CwHPV/LWRkUCpNPD05CypWvZm4n9eJwH/2s14GCfAQro45CcCQ4RnTeABl4yCSDUhVHIdFtMRkYSC7svULTjLf14lzYuqY1ed+8tS7Sbvo4BO0CmqIAddoRq6Q3XUQBRN0DN6RW/Gk/FivBsfi9E1I985Rn9gfP4AItuUYg==</latexit><latexit sha1_base64="TPb4BM4zY4Ud/nDzmcTIjxcF1Rs=">AAAB/HicbVDLSsNAFJ34rPEV69LNYClUkJKIoMuiG5cV7APatEymk3bo5MHMjTSE+imuBAVx64+48m+ctllo64GBwzn3cs8cLxZcgW1/G2vrG5tb24Udc3dv/+DQOio2VZRIyho0EpFse0QxwUPWAA6CtWPJSOAJ1vLGtzO/9cik4lH4AGnM3IAMQ+5zSkBLfatY6QYERp6fTaY9OE97cNa3SnbVngOvEicnJZSj3re+uoOIJgELgQqiVMexY3AzIoFTwaZmuZsoFhM6JkPW0TQkAVNuNg8/xWWtDLAfSf1CwHPV/LWRkUCpNPD05CypWvZm4n9eJwH/2s14GCfAQro45CcCQ4RnTeABl4yCSDUhVHIdFtMRkYSC7svULTjLf14lzYuqY1ed+8tS7Sbvo4BO0CmqIAddoRq6Q3XUQBRN0DN6RW/Gk/FivBsfi9E1I985Rn9gfP4AItuUYg==</latexit><latexit sha1_base64="TPb4BM4zY4Ud/nDzmcTIjxcF1Rs=">AAAB/HicbVDLSsNAFJ34rPEV69LNYClUkJKIoMuiG5cV7APatEymk3bo5MHMjTSE+imuBAVx64+48m+ctllo64GBwzn3cs8cLxZcgW1/G2vrG5tb24Udc3dv/+DQOio2VZRIyho0EpFse0QxwUPWAA6CtWPJSOAJ1vLGtzO/9cik4lH4AGnM3IAMQ+5zSkBLfatY6QYERp6fTaY9OE97cNa3SnbVngOvEicnJZSj3re+uoOIJgELgQqiVMexY3AzIoFTwaZmuZsoFhM6JkPW0TQkAVNuNg8/xWWtDLAfSf1CwHPV/LWRkUCpNPD05CypWvZm4n9eJwH/2s14GCfAQro45CcCQ4RnTeABl4yCSDUhVHIdFtMRkYSC7svULTjLf14lzYuqY1ed+8tS7Sbvo4BO0CmqIAddoRq6Q3XUQBRN0DN6RW/Gk/FivBsfi9E1I985Rn9gfP4AItuUYg==</latexit><latexit sha1_base64="TPb4BM4zY4Ud/nDzmcTIjxcF1Rs=">AAAB/HicbVDLSsNAFJ34rPEV69LNYClUkJKIoMuiG5cV7APatEymk3bo5MHMjTSE+imuBAVx64+48m+ctllo64GBwzn3cs8cLxZcgW1/G2vrG5tb24Udc3dv/+DQOio2VZRIyho0EpFse0QxwUPWAA6CtWPJSOAJ1vLGtzO/9cik4lH4AGnM3IAMQ+5zSkBLfatY6QYERp6fTaY9OE97cNa3SnbVngOvEicnJZSj3re+uoOIJgELgQqiVMexY3AzIoFTwaZmuZsoFhM6JkPW0TQkAVNuNg8/xWWtDLAfSf1CwHPV/LWRkUCpNPD05CypWvZm4n9eJwH/2s14GCfAQro45CcCQ4RnTeABl4yCSDUhVHIdFtMRkYSC7svULTjLf14lzYuqY1ed+8tS7Sbvo4BO0CmqIAddoRq6Q3XUQBRN0DN6RW/Gk/FivBsfi9E1I985Rn9gfP4AItuUYg==</latexit>

Student Network

w
<latexit sha1_base64="wLlZ/OJd3RFqwTnAhbdFbAgTkY4=">AAAB8nicbVDLSsNAFL2prxpfVZdugqXgqiQi6LLoxmUF+8A2lMl00g6dTMLMjVJC/8KVoCBu/RtX/o2TNgttPTBwOOde5twTJIJrdN1vq7S2vrG5Vd62d3b39g8qh0dtHaeKshaNRay6AdFMcMlayFGwbqIYiQLBOsHkJvc7j0xpHst7nCbMj8hI8pBTgkZ66EcEx0GYPc0Glapbd+dwVolXkCoUaA4qX/1hTNOISaSCaN3z3AT9jCjkVLCZXeunmiWETsiI9QyVJGLaz+aRZ07NKEMnjJV5Ep25av/ayEik9TQKzGQeUS97ufif10sxvPIzLpMUmaSLj8JUOBg7+f3OkCtGUUwNIVRxE9ahY6IIRdOSbVrwlm9eJe3zuufWvbuLauO66KMMJ3AKZ+DBJTTgFprQAgoSnuEV3iy0Xqx362MxWrKKnWP4A+vzB2S7kUY=</latexit><latexit sha1_base64="wLlZ/OJd3RFqwTnAhbdFbAgTkY4=">AAAB8nicbVDLSsNAFL2prxpfVZdugqXgqiQi6LLoxmUF+8A2lMl00g6dTMLMjVJC/8KVoCBu/RtX/o2TNgttPTBwOOde5twTJIJrdN1vq7S2vrG5Vd62d3b39g8qh0dtHaeKshaNRay6AdFMcMlayFGwbqIYiQLBOsHkJvc7j0xpHst7nCbMj8hI8pBTgkZ66EcEx0GYPc0Glapbd+dwVolXkCoUaA4qX/1hTNOISaSCaN3z3AT9jCjkVLCZXeunmiWETsiI9QyVJGLaz+aRZ07NKEMnjJV5Ep25av/ayEik9TQKzGQeUS97ufif10sxvPIzLpMUmaSLj8JUOBg7+f3OkCtGUUwNIVRxE9ahY6IIRdOSbVrwlm9eJe3zuufWvbuLauO66KMMJ3AKZ+DBJTTgFprQAgoSnuEV3iy0Xqx362MxWrKKnWP4A+vzB2S7kUY=</latexit><latexit sha1_base64="wLlZ/OJd3RFqwTnAhbdFbAgTkY4=">AAAB8nicbVDLSsNAFL2prxpfVZdugqXgqiQi6LLoxmUF+8A2lMl00g6dTMLMjVJC/8KVoCBu/RtX/o2TNgttPTBwOOde5twTJIJrdN1vq7S2vrG5Vd62d3b39g8qh0dtHaeKshaNRay6AdFMcMlayFGwbqIYiQLBOsHkJvc7j0xpHst7nCbMj8hI8pBTgkZ66EcEx0GYPc0Glapbd+dwVolXkCoUaA4qX/1hTNOISaSCaN3z3AT9jCjkVLCZXeunmiWETsiI9QyVJGLaz+aRZ07NKEMnjJV5Ep25av/ayEik9TQKzGQeUS97ufif10sxvPIzLpMUmaSLj8JUOBg7+f3OkCtGUUwNIVRxE9ahY6IIRdOSbVrwlm9eJe3zuufWvbuLauO66KMMJ3AKZ+DBJTTgFprQAgoSnuEV3iy0Xqx362MxWrKKnWP4A+vzB2S7kUY=</latexit><latexit sha1_base64="wLlZ/OJd3RFqwTnAhbdFbAgTkY4=">AAAB8nicbVDLSsNAFL2prxpfVZdugqXgqiQi6LLoxmUF+8A2lMl00g6dTMLMjVJC/8KVoCBu/RtX/o2TNgttPTBwOOde5twTJIJrdN1vq7S2vrG5Vd62d3b39g8qh0dtHaeKshaNRay6AdFMcMlayFGwbqIYiQLBOsHkJvc7j0xpHst7nCbMj8hI8pBTgkZ66EcEx0GYPc0Glapbd+dwVolXkCoUaA4qX/1hTNOISaSCaN3z3AT9jCjkVLCZXeunmiWETsiI9QyVJGLaz+aRZ07NKEMnjJV5Ep25av/ayEik9TQKzGQeUS97ufif10sxvPIzLpMUmaSLj8JUOBg7+f3OkCtGUUwNIVRxE9ahY6IIRdOSbVrwlm9eJe3zuufWvbuLauO66KMMJ3AKZ+DBJTTgFprQAgoSnuEV3iy0Xqx362MxWrKKnWP4A+vzB2S7kUY=</latexit>

v
<latexit sha1_base64="6mphWShipX2EPpVVex0Ho93XoNs=">AAAB6XicbVBNS8NAEJ3Urxq/qh69LJaCp5KIoMeiF48t2A9oQ9lsJ+3SzSbsbgql9Bd4EhTEqz/Jk//GbZuDtj4YeLw3w8y8MBVcG8/7dgpb2zu7e8V99+Dw6PikdHrW0kmmGDZZIhLVCalGwSU2DTcCO6lCGocC2+H4YeG3J6g0T+STmaYYxHQoecQZNVZqTPqlslf1liCbxM9JGXLU+6Wv3iBhWYzSMEG17vpeaoIZVYYzgXO30ss0ppSN6RC7lkoaow5my0vnpGKVAYkSZUsaslTdXxMzGms9jUPbGVMz0uveQvzP62YmugtmXKaZQclWi6JMEJOQxdtkwBUyI6aWUKa4PZawEVWUGRuOa1Pw13/eJK3rqu9V/cZNuXaf51GEC7iEK/DhFmrwCHVoAgOEZ3iFN2fsvDjvzseqteDkM+fwB87nD0hojSU=</latexit><latexit sha1_base64="6mphWShipX2EPpVVex0Ho93XoNs=">AAAB6XicbVBNS8NAEJ3Urxq/qh69LJaCp5KIoMeiF48t2A9oQ9lsJ+3SzSbsbgql9Bd4EhTEqz/Jk//GbZuDtj4YeLw3w8y8MBVcG8/7dgpb2zu7e8V99+Dw6PikdHrW0kmmGDZZIhLVCalGwSU2DTcCO6lCGocC2+H4YeG3J6g0T+STmaYYxHQoecQZNVZqTPqlslf1liCbxM9JGXLU+6Wv3iBhWYzSMEG17vpeaoIZVYYzgXO30ss0ppSN6RC7lkoaow5my0vnpGKVAYkSZUsaslTdXxMzGms9jUPbGVMz0uveQvzP62YmugtmXKaZQclWi6JMEJOQxdtkwBUyI6aWUKa4PZawEVWUGRuOa1Pw13/eJK3rqu9V/cZNuXaf51GEC7iEK/DhFmrwCHVoAgOEZ3iFN2fsvDjvzseqteDkM+fwB87nD0hojSU=</latexit><latexit sha1_base64="6mphWShipX2EPpVVex0Ho93XoNs=">AAAB6XicbVBNS8NAEJ3Urxq/qh69LJaCp5KIoMeiF48t2A9oQ9lsJ+3SzSbsbgql9Bd4EhTEqz/Jk//GbZuDtj4YeLw3w8y8MBVcG8/7dgpb2zu7e8V99+Dw6PikdHrW0kmmGDZZIhLVCalGwSU2DTcCO6lCGocC2+H4YeG3J6g0T+STmaYYxHQoecQZNVZqTPqlslf1liCbxM9JGXLU+6Wv3iBhWYzSMEG17vpeaoIZVYYzgXO30ss0ppSN6RC7lkoaow5my0vnpGKVAYkSZUsaslTdXxMzGms9jUPbGVMz0uveQvzP62YmugtmXKaZQclWi6JMEJOQxdtkwBUyI6aWUKa4PZawEVWUGRuOa1Pw13/eJK3rqu9V/cZNuXaf51GEC7iEK/DhFmrwCHVoAgOEZ3iFN2fsvDjvzseqteDkM+fwB87nD0hojSU=</latexit><latexit sha1_base64="6mphWShipX2EPpVVex0Ho93XoNs=">AAAB6XicbVBNS8NAEJ3Urxq/qh69LJaCp5KIoMeiF48t2A9oQ9lsJ+3SzSbsbgql9Bd4EhTEqz/Jk//GbZuDtj4YeLw3w8y8MBVcG8/7dgpb2zu7e8V99+Dw6PikdHrW0kmmGDZZIhLVCalGwSU2DTcCO6lCGocC2+H4YeG3J6g0T+STmaYYxHQoecQZNVZqTPqlslf1liCbxM9JGXLU+6Wv3iBhWYzSMEG17vpeaoIZVYYzgXO30ss0ppSN6RC7lkoaow5my0vnpGKVAYkSZUsaslTdXxMzGms9jUPbGVMz0uveQvzP62YmugtmXKaZQclWi6JMEJOQxdtkwBUyI6aWUKa4PZawEVWUGRuOa1Pw13/eJK3rqu9V/cZNuXaf51GEC7iEK/DhFmrwCHVoAgOEZ3iFN2fsvDjvzseqteDkM+fwB87nD0hojSU=</latexit>

K = 6
<latexit sha1_base64="FGNFly5abWbYEFTrY0bJKolTsg8=">AAAB63icbVBNSwMxEJ2tX3X9qnr0EiwFT2VXRL0IRS+Cl4r2A9qlZNNsG5pklyQrlKU/wZOgIF79RZ78N6btHrT1wcDjvRlm5oUJZ9p43rdTWFldW98obrpb2zu7e6X9g6aOU0Vog8Q8Vu0Qa8qZpA3DDKftRFEsQk5b4ehm6reeqNIslo9mnNBA4IFkESPYWOnh7uq8Vyp7VW8GtEz8nJQhR71X+ur2Y5IKKg3hWOuO7yUmyLAyjHA6cSvdVNMEkxEe0I6lEguqg2x26wRVrNJHUaxsSYNmqvtrIsNC67EIbafAZqgXvan4n9dJTXQZZEwmqaGSzBdFKUcmRtPHUZ8pSgwfW4KJYvZYRIZYYWJsPK5NwV/8eZk0T6u+V/Xvz8q16zyPIhzBMZyADxdQg1uoQwMIDOAZXuHNEc6L8+58zFsLTj5zCH/gfP4AAH6NgQ==</latexit><latexit sha1_base64="FGNFly5abWbYEFTrY0bJKolTsg8=">AAAB63icbVBNSwMxEJ2tX3X9qnr0EiwFT2VXRL0IRS+Cl4r2A9qlZNNsG5pklyQrlKU/wZOgIF79RZ78N6btHrT1wcDjvRlm5oUJZ9p43rdTWFldW98obrpb2zu7e6X9g6aOU0Vog8Q8Vu0Qa8qZpA3DDKftRFEsQk5b4ehm6reeqNIslo9mnNBA4IFkESPYWOnh7uq8Vyp7VW8GtEz8nJQhR71X+ur2Y5IKKg3hWOuO7yUmyLAyjHA6cSvdVNMEkxEe0I6lEguqg2x26wRVrNJHUaxsSYNmqvtrIsNC67EIbafAZqgXvan4n9dJTXQZZEwmqaGSzBdFKUcmRtPHUZ8pSgwfW4KJYvZYRIZYYWJsPK5NwV/8eZk0T6u+V/Xvz8q16zyPIhzBMZyADxdQg1uoQwMIDOAZXuHNEc6L8+58zFsLTj5zCH/gfP4AAH6NgQ==</latexit><latexit sha1_base64="FGNFly5abWbYEFTrY0bJKolTsg8=">AAAB63icbVBNSwMxEJ2tX3X9qnr0EiwFT2VXRL0IRS+Cl4r2A9qlZNNsG5pklyQrlKU/wZOgIF79RZ78N6btHrT1wcDjvRlm5oUJZ9p43rdTWFldW98obrpb2zu7e6X9g6aOU0Vog8Q8Vu0Qa8qZpA3DDKftRFEsQk5b4ehm6reeqNIslo9mnNBA4IFkESPYWOnh7uq8Vyp7VW8GtEz8nJQhR71X+ur2Y5IKKg3hWOuO7yUmyLAyjHA6cSvdVNMEkxEe0I6lEguqg2x26wRVrNJHUaxsSYNmqvtrIsNC67EIbafAZqgXvan4n9dJTXQZZEwmqaGSzBdFKUcmRtPHUZ8pSgwfW4KJYvZYRIZYYWJsPK5NwV/8eZk0T6u+V/Xvz8q16zyPIhzBMZyADxdQg1uoQwMIDOAZXuHNEc6L8+58zFsLTj5zCH/gfP4AAH6NgQ==</latexit><latexit sha1_base64="FGNFly5abWbYEFTrY0bJKolTsg8=">AAAB63icbVBNSwMxEJ2tX3X9qnr0EiwFT2VXRL0IRS+Cl4r2A9qlZNNsG5pklyQrlKU/wZOgIF79RZ78N6btHrT1wcDjvRlm5oUJZ9p43rdTWFldW98obrpb2zu7e6X9g6aOU0Vog8Q8Vu0Qa8qZpA3DDKftRFEsQk5b4ehm6reeqNIslo9mnNBA4IFkESPYWOnh7uq8Vyp7VW8GtEz8nJQhR71X+ur2Y5IKKg3hWOuO7yUmyLAyjHA6cSvdVNMEkxEe0I6lEguqg2x26wRVrNJHUaxsSYNmqvtrIsNC67EIbafAZqgXvan4n9dJTXQZZEwmqaGSzBdFKUcmRtPHUZ8pSgwfW4KJYvZYRIZYYWJsPK5NwV/8eZk0T6u+V/Xvz8q16zyPIhzBMZyADxdQg1uoQwMIDOAZXuHNEc6L8+58zFsLTj5zCH/gfP4AAH6NgQ==</latexit>

A

w⇤
<latexit sha1_base64="Uh2McLGkt1BVj/JyYpuCgjZkOzQ=">AAAB9HicbVDLSsNAFL2prxpfVZduBktBXJREBF0W3bisYB/QxDKZTtqhk0mYmVRK6G+4EhTErT/jyr9x0mahrQcGDufcyz1zgoQzpR3n2yqtrW9sbpW37Z3dvf2DyuFRW8WpJLRFYh7LboAV5UzQlmaa024iKY4CTjvB+Db3OxMqFYvFg54m1I/wULCQEayN5HkR1qMgzJ5mj+f9StWpO3OgVeIWpAoFmv3KlzeISRpRoQnHSvVcJ9F+hqVmhNOZXfNSRRNMxnhIe4YKHFHlZ/PQM1QzygCFsTRPaDRX7V8bGY6UmkaBmcxDqmUvF//zeqkOr/2MiSTVVJDFoTDlSMcobwANmKRE86khmEhmwiIywhITbXqyTQvu8p9XSfui7jp19/6y2rgp+ijDCZzCGbhwBQ24gya0gEACz/AKb9bEerHerY/FaMkqdo7hD6zPH4Y6keI=</latexit><latexit sha1_base64="Uh2McLGkt1BVj/JyYpuCgjZkOzQ=">AAAB9HicbVDLSsNAFL2prxpfVZduBktBXJREBF0W3bisYB/QxDKZTtqhk0mYmVRK6G+4EhTErT/jyr9x0mahrQcGDufcyz1zgoQzpR3n2yqtrW9sbpW37Z3dvf2DyuFRW8WpJLRFYh7LboAV5UzQlmaa024iKY4CTjvB+Db3OxMqFYvFg54m1I/wULCQEayN5HkR1qMgzJ5mj+f9StWpO3OgVeIWpAoFmv3KlzeISRpRoQnHSvVcJ9F+hqVmhNOZXfNSRRNMxnhIe4YKHFHlZ/PQM1QzygCFsTRPaDRX7V8bGY6UmkaBmcxDqmUvF//zeqkOr/2MiSTVVJDFoTDlSMcobwANmKRE86khmEhmwiIywhITbXqyTQvu8p9XSfui7jp19/6y2rgp+ijDCZzCGbhwBQ24gya0gEACz/AKb9bEerHerY/FaMkqdo7hD6zPH4Y6keI=</latexit><latexit sha1_base64="Uh2McLGkt1BVj/JyYpuCgjZkOzQ=">AAAB9HicbVDLSsNAFL2prxpfVZduBktBXJREBF0W3bisYB/QxDKZTtqhk0mYmVRK6G+4EhTErT/jyr9x0mahrQcGDufcyz1zgoQzpR3n2yqtrW9sbpW37Z3dvf2DyuFRW8WpJLRFYh7LboAV5UzQlmaa024iKY4CTjvB+Db3OxMqFYvFg54m1I/wULCQEayN5HkR1qMgzJ5mj+f9StWpO3OgVeIWpAoFmv3KlzeISRpRoQnHSvVcJ9F+hqVmhNOZXfNSRRNMxnhIe4YKHFHlZ/PQM1QzygCFsTRPaDRX7V8bGY6UmkaBmcxDqmUvF//zeqkOr/2MiSTVVJDFoTDlSMcobwANmKRE86khmEhmwiIywhITbXqyTQvu8p9XSfui7jp19/6y2rgp+ijDCZzCGbhwBQ24gya0gEACz/AKb9bEerHerY/FaMkqdo7hD6zPH4Y6keI=</latexit><latexit sha1_base64="Uh2McLGkt1BVj/JyYpuCgjZkOzQ=">AAAB9HicbVDLSsNAFL2prxpfVZduBktBXJREBF0W3bisYB/QxDKZTtqhk0mYmVRK6G+4EhTErT/jyr9x0mahrQcGDufcyz1zgoQzpR3n2yqtrW9sbpW37Z3dvf2DyuFRW8WpJLRFYh7LboAV5UzQlmaa024iKY4CTjvB+Db3OxMqFYvFg54m1I/wULCQEayN5HkR1qMgzJ5mj+f9StWpO3OgVeIWpAoFmv3KlzeISRpRoQnHSvVcJ9F+hqVmhNOZXfNSRRNMxnhIe4YKHFHlZ/PQM1QzygCFsTRPaDRX7V8bGY6UmkaBmcxDqmUvF//zeqkOr/2MiSTVVJDFoTDlSMcobwANmKRE86khmEhmwiIywhITbXqyTQvu8p9XSfui7jp19/6y2rgp+ijDCZzCGbhwBQ24gya0gEACz/AKb9bEerHerY/FaMkqdo7hD6zPH4Y6keI=</latexit>

v⇤
<latexit sha1_base64="nC/vwq0iIQFKpDABmu5mD+ewxc8=">AAAB63icbVBNSwMxEJ2tX3X9qnr0EiwF8VB2RdBj0YvHivYD2rVk02wbmmSXJFsoS3+CJ0FBvPqLPPlvTNs9aOuDgcd7M8zMCxPOtPG8b6ewtr6xuVXcdnd29/YPSodHTR2nitAGiXms2iHWlDNJG4YZTtuJoliEnLbC0e3Mb42p0iyWj2aS0EDggWQRI9hY6WH8dN4rlb2qNwdaJX5OypCj3it9dfsxSQWVhnCsdcf3EhNkWBlGOJ26lW6qaYLJCA9ox1KJBdVBNr91iipW6aMoVrakQXPV/TWRYaH1RIS2U2Az1MveTPzP66Qmug4yJpPUUEkWi6KUIxOj2eOozxQlhk8swUQxeywiQ6wwMTYe16bgL/+8SpoXVd+r+veX5dpNnkcRTuAUzsCHK6jBHdShAQQG8Ayv8OYI58V5dz4WrQUnnzmGP3A+fwBiNY3B</latexit><latexit sha1_base64="nC/vwq0iIQFKpDABmu5mD+ewxc8=">AAAB63icbVBNSwMxEJ2tX3X9qnr0EiwF8VB2RdBj0YvHivYD2rVk02wbmmSXJFsoS3+CJ0FBvPqLPPlvTNs9aOuDgcd7M8zMCxPOtPG8b6ewtr6xuVXcdnd29/YPSodHTR2nitAGiXms2iHWlDNJG4YZTtuJoliEnLbC0e3Mb42p0iyWj2aS0EDggWQRI9hY6WH8dN4rlb2qNwdaJX5OypCj3it9dfsxSQWVhnCsdcf3EhNkWBlGOJ26lW6qaYLJCA9ox1KJBdVBNr91iipW6aMoVrakQXPV/TWRYaH1RIS2U2Az1MveTPzP66Qmug4yJpPUUEkWi6KUIxOj2eOozxQlhk8swUQxeywiQ6wwMTYe16bgL/+8SpoXVd+r+veX5dpNnkcRTuAUzsCHK6jBHdShAQQG8Ayv8OYI58V5dz4WrQUnnzmGP3A+fwBiNY3B</latexit><latexit sha1_base64="nC/vwq0iIQFKpDABmu5mD+ewxc8=">AAAB63icbVBNSwMxEJ2tX3X9qnr0EiwF8VB2RdBj0YvHivYD2rVk02wbmmSXJFsoS3+CJ0FBvPqLPPlvTNs9aOuDgcd7M8zMCxPOtPG8b6ewtr6xuVXcdnd29/YPSodHTR2nitAGiXms2iHWlDNJG4YZTtuJoliEnLbC0e3Mb42p0iyWj2aS0EDggWQRI9hY6WH8dN4rlb2qNwdaJX5OypCj3it9dfsxSQWVhnCsdcf3EhNkWBlGOJ26lW6qaYLJCA9ox1KJBdVBNr91iipW6aMoVrakQXPV/TWRYaH1RIS2U2Az1MveTPzP66Qmug4yJpPUUEkWi6KUIxOj2eOozxQlhk8swUQxeywiQ6wwMTYe16bgL/+8SpoXVd+r+veX5dpNnkcRTuAUzsCHK6jBHdShAQQG8Ayv8OYI58V5dz4WrQUnnzmGP3A+fwBiNY3B</latexit><latexit sha1_base64="nC/vwq0iIQFKpDABmu5mD+ewxc8=">AAAB63icbVBNSwMxEJ2tX3X9qnr0EiwF8VB2RdBj0YvHivYD2rVk02wbmmSXJFsoS3+CJ0FBvPqLPPlvTNs9aOuDgcd7M8zMCxPOtPG8b6ewtr6xuVXcdnd29/YPSodHTR2nitAGiXms2iHWlDNJG4YZTtuJoliEnLbC0e3Mb42p0iyWj2aS0EDggWQRI9hY6WH8dN4rlb2qNwdaJX5OypCj3it9dfsxSQWVhnCsdcf3EhNkWBlGOJ26lW6qaYLJCA9ox1KJBdVBNr91iipW6aMoVrakQXPV/TWRYaH1RIS2U2Az1MveTPzP66Qmug4yJpPUUEkWi6KUIxOj2eOozxQlhk8swUQxeywiQ6wwMTYe16bgL/+8SpoXVd+r+veX5dpNnkcRTuAUzsCHK6jBHdShAQQG8Ayv8OYI58V5dz4WrQUnnzmGP3A+fwBiNY3B</latexit>

M = 2

yt =
MX

m=1

v⇤mg

✓
w⇤

mxt

p
N

◆
+ �⇣t

<latexit sha1_base64="i+TKPFFC+P8LkjoJCfWj/Kj0TMc="></latexit><latexit sha1_base64="i+TKPFFC+P8LkjoJCfWj/Kj0TMc="></latexit><latexit sha1_base64="i+TKPFFC+P8LkjoJCfWj/Kj0TMc="></latexit><latexit sha1_base64="i+TKPFFC+P8LkjoJCfWj/Kj0TMc="></latexit>

Label ŷt =
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• Generalization Error (GE): 
Expected error on the unseen 
test dataset - a measure of 
performance of NN. 
• Lower the error better the 

model. 
• Difficult to compute in general 

as test data distribution is 
unknown.

Previous Work

Generalization Error in 
Teacher Student Setup:

Q R

• GE in teacher student setup can be written as function of macroscopic 
order parameters: 
• Correlation between student hidden nodes (Q). 
• Correlation between student and teacher hidden nodes (R).

Determinantal Point Process (DPP): DPP is a probability distribution 
to sample diverse subsets of a ground set. 

DPP Node Pruning: Sample a subset of nodes for each layer using the DPP 
defined by the kernel matrix defined as above. Later some re-weighting of the 
edges is needed to compensate for the lost nodes (can be done efficiently).

A BA BDPP node pruning vs Other node pruning DPP Node pruning vs Random edge pruning

• Data: 
• Sampled the 

800000 i.i.d 
input samples 
from  as 
training data 
and 80000 as 
testing data.

𝒩(0,1)

•  
• Node-to-edge ratio: [1:83, 2:166, 3:250, 4:333, 

5:417, 6:500] 

K = 5,M = 20,N = 500, and v* = 4
• M = 2,K = 6,N = 500, and v* = 4


